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Abstract: Transportation has the highest dependence on fossil fuels of any sector and accounts for
37% of carbon dioxide (CO2) emissions. Maritime transportation is responsible for around 940 million
tons of CO2 and approximately 3% of global emissions annually. The significant increase in shipping
activities around the globe has magnified the generation of toxic pollutants. In recent years, shipping
emissions have received significant attention in developed countries due to global climate change,
while in developing countries, researchers are making enormous efforts to tackle this catastrophic
and pressing issue. This study considers Muhammad Bin Qasim Port (MBQP), Karachi, Pakistan as a
case study. This study employed an activity-based or bottom-up approach with a standard procedure
to estimate the various anthropogenic pollutants emissions including particular matters (PM10 and
PM2.5), nitrogen oxide (NOx), sulfur dioxide (SO2), carbon monoxide (CO), CO2, methane (CH4), non-
methane volatile organic compound (NMVOC), and hydrocarbon (HC) under different operational
modes, i.e., hoteling, maneuvering, and reduced speed zones. The results indicated that CO2 was the
highest contributor with a proportion of 92%, NOx 5%, and SO2 1.5% for all three operational modes.
Moreover, the results indicated that container ships account for 64% of overall emissions, followed by
tankers for 24%. Regarding the monthly trend, the findings revealed that November and December
had the highest emission rates, with over 20% of the total emissions recorded. This study’s findings
will assist stakeholders and policymakers to prioritize maritime emissions in developing countries.

Keywords: global warming; climate change; transportation emissions; shipping emissions; air
pollution; Sustainable Development Goals; Pakistan port

1. Introduction

Global warming and climate change arising from anthropogenic greenhouse gas
(GHG) emissions are regarded as the greatest threats to the 21st century [1]. Transportation
has the highest dependence on fossil fuels of any sector [2,3], and accounts for 37% of CO2
emissions [4]. The increase in port traffic over the past two decades has made shipping one
of the most polluting sectors in the world [5]. Maritime transportation is responsible for
around 940 million tons of CO2 and approximately 3% of global emissions annually [6]. The
third International Maritime Organization (IMO) GHG research reveals that if mitigation
measures are not implemented by 2050, CO2 emissions are expected to rise by 50% to 250%,
which is quite alarming [7]. Maritime emissions can be easily transmitted over hundreds
of kilometers inland, and their effects can be observed on both local and global scales,
posing a considerable risk to human health. In reality, the emissions from ships may have
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a negative impact on air quality during hoteling, maneuvering, and transiting along the
coast [5]. According to previous research, ship engine combustion emits 450 distinct types
of air pollutants. Key ship-source air pollutants include GHGs, CO, NOx, SO2, and PM. In
the coastal regions of Europe, East Asia, and South Asia, 60,000 cases of cardiac and lung
cancer are tragically diagnosed each year due to PM emissions from shipping activity [8].
Air pollution is a global challenge that has serious consequences for human health, quality
of life, port sustainability, and the country’s economy [9–12]. The global climate risk index
ranks Pakistan as the seventh most vulnerable nation to climate hazards [13]. Air pollution
has been attributed to 11 million premature deaths in Pakistan, out of 153 million premature
deaths worldwide [14]. On 30 October 2019, the air quality index (AQI) in Lahore, Pakistan’s
second-largest city, was 484—significantly higher than the “hazardous” threshold of 300.
Pakistan’s 23.6 million automobiles account for 58% of all NOx emissions [9,15,16]. The most
recent database on air quality from the World Health Organization (WHO) demonstrates
that 97% of affected cities with more than 100,000 residents are in low- and middle-income
countries [15]. According to estimates by the World Bank, Pakistan’s annual disease burden
from ambient air pollution causes around 22,000 adult premature deaths and 163,448
disability-adjusted life years (DALYs) [17]. Recently, a severe heatwave dominated Central
and Upper Sindh, Pakistan due to climate change, and the temperature increased from 45
to 48 ◦C [18].

Maritime transportation is a key part of the international supply chain, and it enables
regions and countries to prosper economically. It is an effective and inexpensive mode
of transportation [19]. It is a major mode of carrying cargo and it contributes 90% of
global trade by volume; hence, shipping emissions have a significant contribution to global
emissions [8,20]. The United Nations Sustainable Development Goals (SDGs) 2030 agenda,
which comprises seventeen SDGs, is an urgent call to action for all nations, developed
and developing alike. Goal 13 is concerned with climate change. In response to this
agenda, the IMO started supporting SDG 13 (climate action) to tackle climate change and
developed a strategy to reduce GHG emissions from ships in accordance with the Marine
Environment Protection Committee’s 72nd and 74th meetings. The IMO declared “World
Maritime Theme 2022: New Technologies for Greener Shipping” in July 2021. The theme
was connected to SDG 13, climate action: sustainable use of oceans, seas, and marine
resources; SDG 9: industry, innovation, and infrastructure; and SDG 17: the crucial role
of partnerships in achieving these goals. In 2018, during the 72nd meeting of the Marine
Environment Protection Committee, the IMO adopted a resolution to reduce shipping
emissions by at least 50% and CO2 emissions by at least 70% by 2050 [21].

In summary, a comprehensive literature analysis reveals that no study has been con-
ducted to estimate shipping emissions in the context of Pakistan. It has been observed that
a large number of studies have focused on road traffic emissions in Pakistan, but maritime
transportation has been largely neglected. This mode of transportation has profound
consequences on the port’s surrounding area and has substantially degraded the natural en-
vironment. Pakistan is also a signatory to the 2030 United Nations SDGs agenda. Therefore,
in order to meet internationally agreed mitigation levels, the shipping industry must make
substantial reforms to its emissions footprint. It is widely acknowledged that Pakistan has
shown a strong interest in mitigating GHG emissions by implementing several significant
initiatives, such as the Billion Tree Project and an ambitious plan to convert fossil fuel vehi-
cles to electric and renewable sources [22,23]. In addition, to combat GHG emissions and
cope with the above catastrophic and pressing concerns, it is urgently necessary to estimate
shipping pollutants emissions and their relative influence, by conducting empirical studies.
Thus, this study intends to bridge the above lacuna by estimating shipping emissions of
various toxic pollutants at the port of Pakistan. To the best of the authors’ knowledge, this
is the first study that considers shipping emissions of Pakistan port, namely MBQP.

The objective of this study was to estimate the various anthropogenic pollutants of
ships (tankers, container ships, bulk carriers, and general cargo ships) emissions including
PM10 and PM2.5, NO, SO2, CO, CO2, CH4, NMVOC, and HC under different operational
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modes, i.e., hoteling, maneuvering, and reduced speed zones at MBQP Pakistan. The
inventory data were used from January 2020 to December 2020 to estimate emission
patterns in the seventeen port terminals. This study employed an activity-based method to
estimate the various anthropogenic pollutants. Moreover, this study calculated the emission
social cost of each pollutant. The study not only sheds light on the existing emissions
arising from ship activities in MBQP, Pakistan, but also highlights the inadequacies in port
operations. Moreover, this study will assist policymakers and governments to formulate
countermeasures for ship emissions.

2. Literature Review

There is a growing body of literature on shipping emissions and coastal pollution
worldwide. Most of the studies are conducted in developed countries. In this context,
Coello et al. [24] calculated air emissions from the UK fishing fleet using an automatic
identification system (AIS)-based technique. The findings of the study showed estimates of
295.7 kilotons of fuel being utilized, and 914.4 kilotons of CO2 being emitted between May
2012 and May 2013. In addition, McArthur and Osland [25] investigated ship emissions
and computed the external costs of pollution. Ship emissions are anticipated to cost
between 10 and 21.5 million euros per year. Moreover, Papaefthimiou et al. [26] undertook
a study to calculate exhaust pollutants for international cruise ships to and from 18 ports in
Greece in 2013, for maneuvering and hoteling purposes. The results revealed that during
hoteling around 89.2% of all emissions were released. Goldsworthy and Goldsworthy [27]
conducted a study in Australia and their results indicated CO2 was the highest contributor
(1,417,418 tons), followed by NOx (21,468 tons), and SO2 (21,099 tons). Lonati et al. [28]
evaluated the effect of atmospheric emissions from port operations on local air quality for a
new port project in the Mediterranean Sea. According to the emissions evaluation, NOx
emissions were the most consistent emissions from ships.

On the other hand, from the context of developing countries, in Shanghai Yanshen
Port, China, Song [29] investigated both in-port ship emissions and the social impact of
these emissions. The findings showed that CO2 was the highest contributor (578,444 tons)
followed by CH4 (10 tons). Similarly, Song and Shon [30] calculated potential emissions
from ships passing through the largest port in South Korea, the Busan Port, over three
years in 2014. The biggest pollution emitters were container ships, which accounted for
45–67% of overall emissions. Moreover, Fan et al. [31] developed a model to calculate
shipping emissions within 400 km of the coast using AIS data from the Yangtze River
Delta (YRD) and the East China Sea. Their results showed that within 100 and 200 km
of the coast, the ship’s emissions were over 60 and 85%, respectively. Ships emitted SO2
and NOx significantly higher than land-based sources. Ng et al. [32] established a new
exhaust emission inventory of ocean-going vessels (OGVs) for Hong Kong using AIS data
to calculate typical main engine load factors, by characterizing vessel speed and operation
mode. In 2007, it was determined that container ships were the most polluting vessel type,
contributing 9886 tons of SO2, 11,480 tons of NOx, 1173 tons of PM10, 521 tons of VOC,
and 1166 tons of CO, or around 80–82% of the total emissions. Likewise, Wan et al. [33]
calculated emissions at different ports in mainland China such as Pearl River Delta, Bohai
Bay, and Yangtze River Delta. The results showed that container ships accounts for 50%
of all emissions at cruising stage. In addition, Deniz et al. [20] calculated PM, HC, CO2,
SO2, and NOx emissions from 7520 ships. The findings indicated that the majority of
emissions are generated during hoteling. Furthermore, Saraçoğlu et al. [34] estimated ship
emissions of exhaust gases. Container ships were responsible for the greatest amount
of pollution. In terms of operational modes, cruising and hoteling produced the most
emissions. Yau et al. [35] calculated Hong Kong’s ocean-going vessels’ exhaust emissions.
The study findings indicated that container ships accounted for more than 70% of the total
NOx, SO2, and PM10 emissions. In terms of operational modes, 70% of total emissions were
attributed to reduced speed zones and hoteling. Kuzu et al. [36] analyzed and estimated
shipping emissions in Bandirma, Turkey, where ships are berthed. PM10, NOx, SO2, and CO
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emissions were found to be 182.4, 7996.6, 1681.6, and 239.6 tons, respectively. In the context
of Pakistan, the vast majority of studies have been undertaken at the city level to estimate
toxic pollutants emissions, especially those from road transportation and industries [37–44].
In addition, a recent study on MBQP coal power plant for estimating health risks of the
fine particulate matter showed that there are serious health concerns due to emissions from
the power plant. These emissions have a direct impact on port employees’ health and
ultimately affect the environmental sustainability of MBQP [45].

In summary, the literature demonstrates a variety of approaches for estimating ship-
ping emissions. The top-down approach [46,47], the bottom-up approach [5,20,28,30–
32,34,35,48], and the hybrid approach (top-down and bottom-up approach) [47] are used
to estimate shipping emissions in a different geographical context. On a global scale, the
top-down method of estimating ship exhaust emission inventories can yield relatively
accurate results; however, on a regional scale, it underestimates the amount of ship ex-
haust emissions [47,49]. The bottom-up method calculates ship emissions based on the
activity trajectories of ships. To acquire accurate inventories of ship exhaust pollution,
an activity-based model is utilized to determine the ship exhaust emission of a single
ship. In terms of computing precision and temporal resolution, the bottom-up method is
preferable to the top-down method when calculating regional ship emissions [47,49]. In
addition, numerous studies have been undertaken in the context of developed countries,
such as those in Europe, East Asia, West Asia, Australia, and New Zealand. However,
there are few studies in the context of South Asia, and shipping emissions in Pakistan are
largely ignored. Pakistani ports are essential to international maritime trade. Therefore, this
study is intended to bridge the mentioned lacuna in the literature by estimating shipping
emissions of toxic pollutants in a Pakistan context, since it will provide an overview of
Pakistan’s maritime and significant guidance and direction.

3. Materials and Methods
3.1. Study Area

Pakistan, located in the center of the Indian Ocean, is a renowned coastal region
that handles over 95% of its trade through its seaports, including Karachi, Qasim, and
Gwadar [50]. Muhammad Bin Qasim Port (MBQP) is also known as Port Qasim. It is Pak-
istan’s second busiest and deepest seaport. It is located 28 miles southeast of Karachi, in the
Indus delta region. It has a 49-km-long navigational channel. This port can accommodate
ships with a depth of 13 m and a length of 347 m [50]. It consists of a total of 17 terminals,
categorized into import terminals, export terminals, and import/export terminals. At the
MBQP, cargo handling is performed by the private sector. Cargo Handling Companies
(CHCs) at the marginal wharf are equipped with forklifts, cranes, hoppers, and evacuators
for the handling of general and bulk cargoes. MBQP is well-connected to the transportation
infrastructure of the country. A 14-km-long railway line and specialized train station connect
the port to the national rail network [51]. According to the Ministry of Maritime Affairs Pak-
istan yearbook 2019–2020, MBQP achieved a throughput of over 51.017 million tons which is
4% more than in 2018–2019. During the year 2018–2019, the Pakistan Seaborne Trade stood
at 92.818 million tons, out of which MBQP handled 51.017 million tons of cargo, which
is represented by around 55% of MBQA’s share [52,53]. The volume of imported cargo
during July–June 2019–2020 stood at 43.509 million tons, against the 41.878 million tons
handled during the corresponding period 2018–2019, showing an increase of 3.89%. The
exported cargo handled was 7.508 million tons during the twelve months of the financial
year 2019–2020, as compared to 7.152 million tons handled during the corresponding period
2018–2019, showing an increase of 4.96% [52,53]. The study area of MBQP is depicted in
Figure 1.
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3.2. Data Collection

Comprehensive ship activity data were obtained from the MBQP database [50] which
includes ship-related data such as tonnage, arrival time, departure time, and import/export
information. The survey information and operational data, such as ship names, arrival,
and departure information (used to compute hoteling times) and maneuvering times, as
well as ship names/identification numbers, date of construction, gross weight, and gross
tonnage (GT), were collected from shipping databases [54], as well as port authorities [50].
During the study period, a total of 1438 ships arrived at MBQP, including bulk carriers,
tankers, container ships, and general cargo ships [50]. This study analyzed the 1438 ships
for which data were available, and 271 were excluded due to incomplete data. The sample
vessel profiles for the years January 2020 to December 2020 are attached in Appendix A
(Table A1).

3.3. Research Methodology
3.3.1. Emission Inventory Methodology

Top-down and bottom-up are the two most common methods for creating ship emis-
sion inventories. The top-down method, also known as the fuel-based technique, is used
for calculating ship exhaust emission inventories by employing total fuel usage and fuel
emission factors [46,47]. On the other hand, the bottom-up method, also known as the
activity-based method, is utilized to collect data on individual ship activities, and the sum
of each ship’s energy consumption and emissions yields the total emissions [5,33,49]. In
this study, the bottom-up method was employed to estimate different emissions as a result
of shipping activities during the year 2020. The Tier 3 approach from the 2016 European
Monitoring and Evaluation Program (EMEP) and European Environment Agency (EEA)
air pollutant emission inventory manual was used to estimate air pollutant emissions from
ships in this study. The bottom-up method relies on ship movement data and applies
emission factors to a specific ship activity. The emission factors are used to establish a
relationship between the amount of a particular pollutant emitted and the amount of energy
consumed by the ship’s engines during a specific activity (considering the engine’s operat-
ing parameters). The study considered the following activities: (i) hoteling, considering all
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the time the ship was inside the port. In the context of shipping emissions studies, hoteling
represents a stage where ships spend time at berths in order to fulfill port operations
(loading–unloading of cargo). In the hoteling phase, the ship’s main engines are turned
off, and auxiliary engines work to generate power to ensure the ship’s onboard services.
The second activity is (ii) maneuvering, which considers the average time when the ship
is inside the port during maneuver operations (provided by port authorities). The third
activity is the (iii) reduced size zone (RSZ) mode, in which the vessel approaches the coast
while reducing its speed. For every ship call, the number of air pollutants (PM10, PM2.5,
NOx, SO2, CO, CO2, CH4, NMVOC, and HC) produced during hoteling, maneuvering, and
RSZ mode was evaluated. The method for calculating emissions is based on the installed
power and time spent throughout the various phases of navigation. Port emissions are
computed using the following equations for each vessel and pollutant (1)–(4).

Ei,j, f = ∑
p

[
Tp ∑

e

(
Pe ∗ LFeEFe,i,j, f ,p

)]
(1)

where;

— E = emissions;
— EF = emission factor (g/kWh);
— LF = engine load factor (%);
— P = engine power (kW);
— T = time spent (h);
— e = engine category (main, auxiliary);
— i = pollutant;
— j = engine type (slow-, medium-, high-speed diesel);
— f = fuel type (BFO, MDO); and
— p = operation mode of trip (port, maneuvering, anchorage).

(a) Emissions at hoteling stage

In the first stage of estimation, emissions at the hoteling stage are calculated using
Equation (2).

Emissionshott = Thott (ME ∗ LFME ∗ EFME + AE ∗ LFAE ∗ EFAE + B ∗ EFB) (2)

where;

— Thott = the time spend by vessels at the berthing stage (h);
— ME = the maximum main engine power (kW);
— LFME = the load factor of the main engine (%);
— AE = the auxiliary engine power (kW);
— LFAE = the load factor of auxiliary engine (%);
— B is the auxiliary boiler energy default; and
— EF = emission factors associated with each engine type in hoteling mode (g/kWh);

(b) Emissions at maneuvering stage

The emissions at the maneuvering stage are calculated using Equation (3).

Emissionsman = Tman(ME ∗ LFME ∗ EFME + AE ∗ LFAE ∗ EFAE + B ∗ EFB) (3)

where;

— Tman = the time spend by vessels at maneuvering stage (h);
— ME = the maximum main engine power (kW);
— LFME = the load factor of the main engine (%);
— AE = the auxiliary engine power (kW);
— LFAE = the load factor of auxiliary engine (%);
— B is the auxiliary boiler energy default; and
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— EFME, EFAE, and EFB are emission factors associated with each engine type in maneu-
vering mode(g/kWh).

(c) Emissions at reduced speed zone

Reduced speed zone emissions from different ship categories are calculated using the
average time spend in the operational mode. The mathematical form of the reduced speed
zone is shown in Equation (4).

EmissionsRSZ = TRSZ(ME ∗ LFME ∗ EFME + AE ∗ LFAE ∗ EFAE) (4)

where;

— TRSZ = the time spend by vessels at the reduced speed zone stage (h);
— ME = the maximum main engine power (kW);
— LFME = the load factor of the main engine (%);
— AE = the auxiliary engine power (kW);
— LFAE = the load factor of auxiliary engine; and
— EFAE are emission factors associated with each engine type in the RSZ mode.

(d) Emission social cost

Emission social cost is defined as the sum of environmental and social costs caused by
the shipping activities and moments in the port region. This cost comprises biodiversity
loss, crop loss, health impacts, and material damages [28,35]. The social cost of shipping
emissions is calculated as the sum product of the emission amount (ton) and the emission’s
social cost factor ($/ton).

Social Cost = ∑ Emissioni ∗ SCFi (5)

where;

— Social Cost = total calculated monetary value in dollar ($);
— Emission = emission totals per pollutant type (a);
— SCF = value of pollutant ($/ton); and
— i = pollutant type.

Due to the lack of studies on shipping emissions in the context of Pakistan, for the current
study, we borrowed the emission social cost factors (SCF) from a previous study [28,35].

3.3.2. Research Framework

In this research, the initial step was the data input, and the technical data for each
ship such as ship type and main engine–auxiliary engine characteristics were obtained
from ship information databases and manufacturer’s manuals. Moreover, ship-related
data such as tonnage, arrival time, departure time, and import/export information were
obtained from the port authority’s databases. After a thorough review of the literature,
information on activity-related factors coefficients such as the load factors and emission
factors were obtained from reliable comprehensive emission inventory studies. The second
step involved data processing using standard procedures to estimate emissions per category
under different operational modes using the bottom-up method. The third phase involved
the assessment of the social cost based on emission totals by category and social cost factors
associated with each emission type, as depicted in Figure 2.



Int. J. Environ. Res. Public Health 2022, 19, 11868 8 of 18Int. J. Environ. Res. Public Health 2022, 19, x FOR PEER REVIEW 8 of 19 
 

 

 
Figure 2. Schematic diagram of the study. 

3.3.3. Engine Powers and Load Factors 
Since acquiring ship engine-related data itself is a tough task to achieve, for this study 

there were some missing data related to a few vessels. The maximum engine powers of 
the ME, AE, and auxiliary boilers, as well as the load factors for the engines in different 
operating modes, were obtained from default tables [5]. ME maximum powers are a 
function of GT (gross tonnage) in accordance with the EMEP/EEA Guidebook 2016 which 
is attached in Appendix A (TableA3) [55]. Table 1 indicates the expressions for the 
calculations of the vessel’s main engine using gross tonnage and auxiliary engine power 
ratios by different types of ships. Emission factors (EF) are heavily reliant on engine/fuel 
type profiles and the sulfur content of the fuel. Emission factors for a case study of MBQP 
were taken from other previous studies and are attached in Appendix A (TableA3) [55–
59]. In this study, engine/fuel type profiles were extracted from the Entec UK Limited 

Figure 2. Schematic diagram of the study.

3.3.3. Engine Powers and Load Factors

Since acquiring ship engine-related data itself is a tough task to achieve, for this
study there were some missing data related to a few vessels. The maximum engine
powers of the ME, AE, and auxiliary boilers, as well as the load factors for the engines in
different operating modes, were obtained from default tables [5]. ME maximum powers
are a function of GT (gross tonnage) in accordance with the EMEP/EEA Guidebook 2016
which is attached in Appendix A (Table A3) [55]. Table 1 indicates the expressions for the
calculations of the vessel’s main engine using gross tonnage and auxiliary engine power
ratios by different types of ships. Emission factors (EF) are heavily reliant on engine/fuel
type profiles and the sulfur content of the fuel. Emission factors for a case study of MBQP
were taken from other previous studies and are attached in Appendix A (Table A3) [55–59].
In this study, engine/fuel type profiles were extracted from the Entec UK Limited LMIS
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database in 2010 [59]. The AE-rated powers for missing data were obtained from ME-to-AE
ratios by ship type, as developed by Trozzi [60].

Table 1. Regression equation of main engine power and auxiliary engine ratio.

Ship Type Non-Linear Regression of 2010 World Fleet AE Power Ratio

Bulk Carrier 14.755 × GT0.6082 0.30
Container Ship 2.9165 × GT0.8719 0.25
General Cargo 5.56482 × GT0.7425 0.23

Tankers 35.912 × GT0.5276 0.30

4. Results and Discussion

This study estimated the emissions of CO2, PM10, PM2.5, NOx, SO2, CO, CH4, NMVOC,
and HC during the reduced speed zone, maneuvering, and hoteling for all ships arriving
at MBQP from January to December 2020, as shown in Table 2. A total of 1709 ships
were anchored at MBQP during this period, out of which 1438 ships were studied for
emission inventory and 271 were excluded due to incomplete data. In this study, there
were four ship categories including 481 container ships, 321 bulk carriers, 579 tankers, and
53 general cargo ships. These ships were anchored at different terminals in MBQP (a total
of 17 terminals) [50]. It can be seen in Table 3, that during the year 2020, the maximum
number of port calls were from tankers, as Pakistan imports, a bulk quantity of oil and gas
products monthly, followed by bulk carriers.

Table 2. Number of ships by types arriving at MBQP in 2020.

Types of Ships Total Number

Bulk Carriers 321
Tankers 579

Container ships 481
General Cargo ships 53

Table 3. Ship emissions of different engine category (tons/year).

Engine Type SO2 NOx NMVOC HC CO2 CO PM2.5 PM10 CH4

Main Engine 10.4 14.7 0.9 0.8 614.7 0.6 1.3 1.4 0.1
Auxiliary Engine 1304.4 6170.2 180.3 42.4 76,568.2 103.0 140.0 152.7 0.5
Boiler 560.5 49.6 9.3 9.3 33,044.1 12.4 41.8 45.5 0.6
Emissions Total 1875.3 6234.5 190.5 52.5 110,227 116 183.1 199.6 1.2

Figure 3 indicates different types of ship emissions. It can be seen that container
ships are the largest pollutant emitters, emitting a total of 76,372 tons of pollutants per
year, followed by tankers which are emitting approximately 29,422 tons per year. One
of the reasons container ships account for maximum emissions is the engine powers and
emission factors associated with residual oil (RO) fuel. This result is consistent with a
previous study conducted in China’s ports, which indicated that 50% of all emissions were
from containers [33]. Another similar study conducted in Turkey revealed that containers
contribute to 92% of all emissions [61]. Likewise, a study conducted in South Korea revealed
that cargo ships were responsible for between 45 and 67% of total emissions [30].
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The emissions from different engine types are significantly heterogeneous. Previous
studies also showed that the main source of emissions is the ship’s main engine due to load
and high power [33]. As in this study, the cruising stage was not considered, so the auxiliary
engine emissions accounted for approximately 70% of total emissions, followed by boiler
emissions which accounted for 28% of total emissions. The emissions totals for each engine
type can be seen in Table 3. The study results revealed that CO2 had the highest share in
emission totals (more than 92% of the total), while NOx emissions (5% of the total) were the
second highest, followed by SO2 emissions (1.5–1.8%) and PM10 and PM2.5 emissions (0.3%
of total), and CH4 accounted for the lowest share in the total estimated emissions. This
result is in line with a previous study which showed that CO2 emissions were the highest
share as compared to other pollutants [36,61]. The results of a previous study Indicated
that the emissions from the main engine were three to four times more than those from
the auxiliary engine and boiler when cruising, hoteling, and maneuvering [33]. We did
not include the cruising operational mode in our case study due to a lack of data. This is
because the main engine had fewer emissions than the auxiliary engine. This finding is
aligned with a previous study conducted at South Asian ports [62].

The MBQP authority’s statistics indicate that the monthly ship arrivals were varied.
Figure 4 shows the monthly emissions patterns at MBQP from January 2020 to December
2020. The months of November and December recorded a maximum number of ship calls
totaling 10.5 and 9.9% of total emissions, respectively, while July had the least number of
calls, with 3% of total emissions. The period from September to December 2020 accounted
for 37–38% of total emissions during the year. This is attributed to the number of ship calls
during these four months being relatively high as compared to other months. The results
of the current study are in line with the previous study conducted in China. The findings
of their study indicated that most of the emissions were recorded between September
and November. During the Chinese spring festival period, the emissions were reduced
significantly. It was observed that during November, estimated container ship emissions
were 1,385,815 tons, which is 2.28 times that of January’s 607,772.9 tons [33].
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4.1. Emissions at Three Different Operational Stages

During the hoteling, operational mode emissions of NOx, SO2, PM10, PM2.5, CO,
NMVCO, CH4, CO2, and HC were estimated for different ship types that arrived at
MBQP in the year 2020. Regarding emissions by type, those of CO2 were found to be
dominant. In this study, a total of 106,970.9 tons/year of CO2 was emitted during hotel-
ing, followed by NOx emissions (6027.7 tons/year), SO2 emissions (1819.9 tons/year),
NMVOC (183.9 tons/year), CO (112.1 tons/year), and PM2.5 and PM10 emissions (177.1
and 193.2 tons/year) during the study period, as depicted in Table 4. Contrarily, the emis-
sion of CH4 was recorded as less than 0.1% of total estimated emissions. Generally, in the
hoteling stage, the main engine is turned off, while the auxiliary engine and boiler are
being operated [62]. Compared with the previous study, similar patterns can be seen in
terms of emission quantity. The emissions quantity was higher during hoteling compared
with the reduced speed zone and maneuvering stages [33]. Previous studies also indicated
the fact that container ships and bulk carriers are the largest emitters of pollutants. These
two ship categories have high-rated power engines; hence, emissions are high. A study
conducted in Piraeus Port (Greece) also showed that hoteling emissions (89.2%) are larger
than maneuvering emissions (10.8%) for all ship categories. NOx emissions are the largest
contributor, whereas SO2, NMVCO, and PM emissions follow with considerably lower
emissions [26].

Table 4. Ship emissions of different operational modes (Tons/year).

Operation Mode CO2 NOx NMVOC HC SO2 CO PM2.5 PM10 CH4

Hoteling 106,970.9 6027.7 183.9 50.4 1819.9 112.1 177.1 193.2 1.04
Maneuvering 1735.9 111.4 3.4 1.1 29.5 2.0 3.1 3.3 0.2
Reduced Speed Zone 1520.1 99.2 0.9 0.08 25.8 1.8 2.7 3.0 0.005

A previous study of Alsancak Port considered four operation modes, and their results
showed that the hoteling stage had a higher emission than the maneuvering stage. It is
necessary to build infrastructure and control the emissions within the port region [61].
This is attributed to the fact that the emissions would also be increased significantly, as
import totals increased significantly. As a result, developing ways to minimize ship traffic
density in the inner bay and shorten the hoteling duration is advocated as part of emission
reduction initiatives. In addition to the above suggestions, replacing the ship’s energy
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source in ports (cold ironing) is recommended to reduce the number of pollutants released
into the atmosphere [61].

During the maneuvering stage, CO2 was the highest contributor by mass, with a
total value of 1735.9 tons/year as shown in Table 4. Among the other pollutants, NOx has
the second-highest mass share (111.4 tons/year). Previous studies showed that hoteling
stage activities accounted for 90% of NOx emissions while the remaining share is due
to the maneuvering stage [26]. The third highest contributor to shipping emissions was
SO2 during the maneuvering stage (29.5 tons/year). PM10 and PM2.5 emissions (3.3 and
3.1 tons/year, respectively) and emissions of CH4 were found the lowest emitter during the
maneuvering stage at MBQP as shown in Table 4. In general, the highest emissions were
estimated in the hoteling stage, followed by the maneuvering stage, where ships spend
less time as compared to hoteling time. A previous study undertaken for three ports in
Portugal followed an analogous trend for emission totals during the maneuvering stage,
i.e., CO2 was the highest followed by NOx [5].

During the reduced speed zone operation mode, CO2 was the highest contributor
with a total value of 1520.1 tons/year, followed by NOx emissions (99.1 tons/year) and
SO2 (25.8 tons/year) as depicted in Table 4. A previous study conducted in Nordic Port,
Norway and their findings showed that around 50% of emissions from oceangoing vessels
occur at berth, while other operation modes such as RSZ operation stage and maneuvering
account for lesser emissions totals. Moreover, they suggested that the implementation of
onshore power, and encouraged the use of liquid natural gas (LNG) in order to control
emissions. Their results suggested that onshore power provides reductions of up to 15% in
NOx and CO2 emissions [63].

4.2. Ship Emissions Studies Comparison with Other Ports

The emissions from four ship categories (container ships, bulk carriers, tankers, cargo
ships) of this study were compared to those emission inventory studies for other ports
in different countries. All the studies utilized for comparison used the activity-based
method to estimate ship emissions, despite the calculations having different geographic
locations, ship types, port activities/operations, and pollutants that were taken into account.
Regardless of these limitations, some comparisons can be beneficial. Table 5 depicts a
comparison with previous emissions’ inventory studies.

Table 5. Comparison with previous emission inventories studies.

Port Inventory
Period Operation Analyzed Pollutants Studies Study Emission

(Tons/Year)

Muhammad Bin Qasim Port
Pakistan 2020 RSZ, M, H PM10, PM2.5, NOx, SO2, CO,

CO2, CH4, NMVOC, and HC Current Study 119,079

Bohai Bay,
Yangtze River Delta, and
Pearl River Delta China

2018 C, RSZ, M, H PM10, PM2.5, NOx, SOx, CO,
CO2, N2O, and HC Wan et al. [33]

7,715,172.03
11,049,016.09
4,329,337.25

Izmir Bay, Turkey 2018 C, M, H SO2, NOx, CO2, PM10, HC Toz et al. [61] 20,425.8

Bandirma Port, Turkey 2018 H PM10, NOx, SO2, and CO Kuzu et al. [36] 282,685.3

Izmir Bay, Turkey 2018 C, M, H SO2, NOx, CO2, PM, HC Buber et al. [7] 64,222.6

Note: C: Cruising RSZ: Reduced speed zone M: Maneuvering: H: Hoteling.

Ship emissions totals for this study were far lower than those estimated by Wan
et al. [33], as three different regions in Mainland China have some of the world’s busiest
ports. They estimated emissions for a total of 161,080 ships (4 operational modes) for
three different regions, while the current study estimated emissions for a single port
(3 operational modes). Considering the ship category contributing maximum emissions,
both studies showed that container ships are the largest pollutant emitters. In comparison
with Alsancak Port, Turkey [61], it was found that NOx and SO2 totals were lower than the
current study, but both studies showed that the hoteling operation mode had the highest
estimated emission. Kuzu et al. [36] estimated that concentrations for NOx were the highest
(7997 tons/year) as compared to CO2 (272,301 tons/year), while the current study estimated
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6232.5 tons/year of NOx and 110,227.0 tons/year of CO2 for the study period. This is due
to the fact that the above study considered 1577 ships and our study considered 1438 ships.
In the study by Buber et al. [7], emission totals for Izmir Bay region were 64,222.2 tons per
year, while our study estimated a total of 119,107.9 tons/year. The emissions trend was
found to be largely analogous, as CO2 was the highest contributor followed by NOx and
SO2. In addition, the current study is an initial step to draw the attention of researchers and
petitioners toward the importance of port environmental sustainability and port emission
control policies in emerging economies, such as Pakistan.

4.3. Emission Social Cost

The emission social cost is defined as the total of the social and environmental expenses
as a result of shipping activities in the port area [29]. This emission social cost consists
of crop loss, health impacts, and material damage of biodiversity loss [36]. Due to the
unavailability of studies on marine emissions in the context of Pakistan, for this case study,
we utilized the social cost factors (SCF) from previous studies [29,36]. The estimated social
costs for the current study are given in Table 6. These values were obtained by using the
earlier Equation (5).

Table 6. Ship emission social costs.

Pollutant Type Emission Social Costs ($)

NOx 66,628,101.50
SO2 23,120,574
HC 156,712.50
CO2 3,196,583
CO 132,936

PM2.5 15,704,670
PM10 15,342,653
Total 124,282,230

The current study results showed that NOx contributed to the maximum emissions
after CO2. The social cost of NOx per ton ranged between 269~58,300 USD/ton, which is
attached in Appendix A (Table A2). The social cost of NOx was estimated at $66.63 million;
thus, it ultimately rendered NOx the most dominant and costliest in terms of the burden
on society and the environment. After NOx, the social cost of CO2 was estimated at
$3.19 million. The reason is that the SCF for CO2 was much lower than NOx. NOx took
54.1% of the total social cost because its social cost factor is higher as estimated by previous
studies [64,65]. In the past, several studies have been conducted to estimate the social costs
of shipping emissions. Tovar and Tichavska [66] investigated environmental costs due to
shipping activities for three different regions including Saint Petersburg, Las Palmas, and
Hong Kong. This concludes that Hong Kong had the greatest social cost values due to its
immense ship traffic. Kuzu et al. [36] studied the environmental cost of shipping emissions
for Bandirma Port in Turkey. The total estimated social cost was approximately €41.1 million.
Dragović et al. [67] also investigated the social costs of shipping activities (cruise ships) in
two ports in Croatia. This study was conducted on a total of 436 cruise ships. The results
showed that the total social costs for Kotor Port were €10.8 and that of Dubrovnik Port
€23.7 million, which is aligned with the current study. McArthur and Osland [25] studied
the atmospheric emissions and their environmental cost of the Port of Bergen, Norway.
The total estimated environmental costs were €10.58 million, approximately. Song [29]
conducted a study on the shipping activities of Yangshan Port, Shanghai, China, and
calculated the social cost and eco-efficiency. During the study, 6518 container ships were
investigated, and the estimated total social cost was $287 million, approximately. It is
intuitive that due to greater maritime traffic in Yangshan Port, China, the social cost will be
higher as compared to MBQP of Pakistan. In comparison, NOx is the costliest pollutant,
followed by SO2 and particulate matter (PM2.5, PM10).
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5. Conclusions

Maritime transportation can play a crucial role in achieving sustainable growth due
to its significance to the world economy. This study aimed to estimate the various anthro-
pogenic pollutants of ships’ (tankers, container ships, bulk carriers, and general cargo ships)
emissions including PM10 and PM2.5, NOx, SO2, CO, CO2, CH4, NMVOC, and HC under
different operational modes, i.e., hoteling, maneuvering, and reduced speed zone at MBQP
Pakistan. This study used the inventory data from January to December 2020 to estimate
emission patterns in the seventeen port terminals. This study employed an activity-based
method to estimate the various anthropogenic pollutants. Moreover, this study calculated
the emission social cost of each pollutant, which is the sum product of pollutant emissions
and emission’s social cost factors.

The contribution of this study was to analyze the shipping of toxic pollutants in
the context of a developing country such as MBQP, Pakistan. The findings of this study
indicated that container ships account for 64% of total emissions, followed by tankers
for 24%. The results indicated that CO2 was the highest contributor with a proportion
of 92%, NOx 5%, and SO2 1.5% for all three operational modes. Regarding the monthly
trend, the findings revealed that November and December had the highest emission rates,
with over 20% of the total emissions recorded. In terms of social cost, NOx contributed
to the maximum emissions. The social cost of NOx was estimated at $66.63 million, thus
making NOx the most dominant and costliest in terms of the burden on society and the
environment. After NOx, the social cost of CO2 was estimated at $3.19 million. In addition,
the current study revealed that the emission quantity was highest during hoteling compared
with the reduced speed zone and maneuvering stages. This is attributed to the fact that
the emissions increase significantly as import totals increase significantly. As a result,
developing ways to minimize ship traffic density in the inner bay and shorten the hoteling
duration is advocated as part of emission reduction initiatives. In addition to the above
suggestions, replacing the ship’s energy source in ports (cold ironing) is recommended to
reduce the number of pollutants released into the atmosphere.

In emerging economies, there is a lack of the latest technology interventions such
as electric cargo handling equipment, electric quay cranes, and rubber tire gantry cranes
(RTGs). It is therefore suggested that the latest technologies such as industry 4.0 technol-
ogy could be provided in cargo handling at ports in order to mitigate emissions and be
more beneficial to speed up transactions and complete port operations faster. In addition,
the use of low-sulfur fuel or various alternative fuels may potentially effective way of
reducing port emissions. Port authorities must encourage shipping companies to switch
to environmentally friendly fuels by providing them with different incentives, such as
initiatives implemented by Singapore, namely the Green Award, and the Netherlands,
namely the clean shipping index, as well as incentives to shipping fleets such as a discount
on port dues. Thus, port authorities must create new laws regarding ship fuels, such as
requiring all hoteling vessels to have a sulfur concentration of 0.5% by mass and imposing
carbon emission taxes. Emission Control Area (ECA) laws may have a significant impact
on decreasing emissions in ports; therefore, port authorities must develop new regula-
tions in conformity with international standards. This study conducted a meta-analysis
by reviewing the SCF values in the existing studies and then used them in the context of
Pakistan. Unfortunately, the local data shortage in Pakistan makes it difficult to conduct
extensive research on the local SCFs and gain values in a range with a high confidence
level. Therefore, forthcoming studies should consider air quality dispersion models and
the human health impact of shipping pollution. This research is essentially a baseline for
future marine studies, particularly the environmental aspects of ship activity at developing
countries’ key ports such as Pakistan.
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Appendix A

Table A1. Sample vessel profiles.

Ship Type IMO No. MMSI Manufacturing Data ME (kW) AE (kW) DWT GT

Bulk Carrier 97,321 ** 5,656,550 ** 2014 8100 1552 57,945 32,750
Bulk Carrier 93,952 ** 5,380,069 ** 2009 8425 2527 53,428 31,094
Bulk Carrier 97,232 ** 3,719,650 ** 2019 9150 2745 63,539 36,353
Bulk Carrier 93,002 ** 5,642,200 ** 2005 8200 1552 55,862 30,822
Bulk Carrier 97,089 ** 5,489,120 ** 2015 8200 1560 57,811 32,399
Bulk Carrier 92,384 ** 5,647,240 ** 2002 7800 1340 52,383 30,303
Bulk Carrier 98,527 ** 6,360,186 ** 2019 8686 2605 63,555 35,832

Note: ME: Main engine; AE: Auxiliary engine; DWT: Deadweight tonnage; GT: Gross tonnage. **: Number
continuity.

Table A2. Social cost factors (SCF).

Emission Range (US$/ton) Value Used in This Study (US$/ton)

CO2 15–42 29
CH4 250–2500 812
CO 160–3200 1146

PM10 2000–498,791 76,867
PM2.5 1000–554,229 85,771
NOx 269–58,300 10,687

SOx, SO2 379–64,997 12,329
HC 750–3824 2985

Table A3. Emission factors (g/kWh) for different engine types/fuel.

Engine Phase Engine Type Fuel Type Sulphur % SO2 NOx NMVOC HC CO2 CO PM2.5 PM10 CH4

Main

RSZ

SSD RO 2.70% 10.5 16.9 0.6 0.6 620 0.5 1.31 1.42 0.006
SSD MDO 1.00% 3.7 15.8 0.6 0.6 588 0.5 0.45 0.42 0.006
SSD MGO 0.50% 0.9 15.8 0.6 0.6 588 0.5 0.31 0.28 0.006
MSD RO 2.70% 11.5 13.0 0.5 0.5 677 1.1 1.43 1.32 0.004
MSD MDO 1.00% 4.1 12.3 0.5 0.5 645 1.1 0.47 0.43 0.004
MSD MGO 0.50% 1.0 12.3 0.5 0.5 645 1.1 0.31 0.29 0.004
HSD RO 2.70% 11.5 11.8 0.2 0.2 677 1.1 1.47 1.35 0.004
HSD MDO 1.00% 4.1 11.2 0.2 0.2 645 1.1 0.58 0.53 0.004
HSD MGO 0.50% 1.0 11.2 0.2 0.2 645 1.1 0.35 0.32 0.004

Maneuvering
Hoteling

SSD RO 2.70% 11.6 4.7 2.5 1.8 682 1.0 1.32 1.43 0.012
SSD MDO 1.00% 4.1 4.7 2.6 1.8 647 1.0 0.44 0.47 0.012
SSD MGO 0.50% 1.0 4.7 2.6 1.8 647 1.0 0.29 0.31 0.012
MSD RO 2.70% 12.7 44.6 6.3 1.5 745 2.2 1.32 1.44 0.008
MSD MDO 1.00% 4.5 44.3 6.6 1.5 710 2.2 0.46 0.50 0.008
MSD MGO 0.50% 1.1 44.3 6.6 1.5 710 2.2 0.30 0.32 0.008
HSD RO 2.70% 12.7 40.6 8.2 0.6 745 2.2 1.32 1.44 0.008
HSD MDO 1.00% 4.5 40.1 8.6 0.6 710 2.2 0.46 0.50 0.008
HSD MGO 0.50% 1.1 40.1 8.6 0.6 710 2.2 0.30 0.32 0.008
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Table A3. Cont.

Engine Phase Engine Type Fuel Type Sulphur % SO2 NOx NMVOC HC CO2 CO PM2.5 PM10 CH4

Auxiliary Maneuvering
Hoteling

MSD RO 2.70% 12.3 60.4 1.7 0.4 722 0.9 1.32 1.44 0.004
MSD MDO 1.00% 4.3 59.7 1.8 0.4 690 0.9 0.45 0.49 0.004
MSD MGO 0.50% 1.1 59.7 1.8 0.4 690 0.9 0.29 0.32 0.004
HSD RO 2.70% 12.3 47.6 1.7 0.4 722 1.3 1.32 1.44 0.01
HSD MDO 1.00% 4.3 46.8 1.8 0.4 690 0.8 0.45 0.49 0.01
HSD MGO 0.50% 1.1 46.8 1.8 0.4 690 0.8 0.29 0.32 0.01

Boilers Maneuvering
Hoteling - RO 2.70% 18.1 1.6 0.3 0.3 1067 0.4 1.35 1.47 0.02

References
1. Massar, M.; Reza, I.; Rahman, S.M.; Abdullah, S.M.H.; Jamal, A.; Al-Ismail, F.S. Impacts of Autonomous Vehicles on Greenhouse

Gas Emissions—Positive or Negative? Int. J. Environ. Res. Public Health 2021, 18, 5567. [CrossRef] [PubMed]
2. Paschalidou, A.K.; Petrou, I.; Fytianos, G.; Kassomenos, P. Anatomy of the atmospheric emissions from the transport sector in

Greece: Trends and challenges. Environ. Sci. Pollut. Res. 2022, 29, 34670–34684. [CrossRef]
3. Ullah, I.; Liu, K.; Yamamoto, T.; Zahid, M.; Jamal, A. Electric vehicle energy consumption prediction using stacked generalization:

An ensemble learning approach. Int. J. Green Energy 2021, 18, 896–909. [CrossRef]
4. Transport Improving the Sustainability of Passenger and Freight Transport. Available online: https://www.iea.org/topics/

transport (accessed on 5 March 2022).
5. Nunes, R.A.O.; Alvim-Ferraz, M.C.M.; Martins, F.G.; Sousa, S.I.V. Assessment of shipping emissions on four ports of Portugal.

Environ. Pollut. 2017, 231, 1370–1379. [CrossRef] [PubMed]
6. Cao, Y.; Yin, K.; Li, X.; Zhai, C. Forecasting CO2 emissions from Chinese marine fleets using multivariable trend interaction grey

model. Appl. Soft Comput. 2021, 104, 107220. [CrossRef]
7. Buber, M.; Toz, A.C.; Sakar, C.; Koseoglu, B. Mapping the spatial distribution of emissions from domestic shipping in Izmir Bay.

Ocean Eng. 2020, 210, 107576. [CrossRef]
8. Lee, H.; Pham, H.T.; Chen, M.; Choo, S. Bottom-Up Approach Ship Emission Inventory in Port of Incheon Based on VTS Data. J.

Adv. Transp. 2021, 2021, 5568777. [CrossRef]
9. Wang, Z.; Safdar, M.; Zhong, S.; Liu, J.; Xiao, F. Public Preferences of Shared Autonomous Vehicles in Developing Countries: A

Cross-National Study of Pakistan and China. J. Adv. Transp. 2021, 2021, 5141798. [CrossRef]
10. Ali Aden, W.; Zheng, J.; Ullah, I.; Safdar, M. Public preferences towards car sharing service: The case of Djibouti. Front. Environ.

Sci. 2022, 449. [CrossRef]
11. Raza, A.; Zhong, M.; Safdar, M. Evaluating Locational Preference of Urban Activities with the Time-Dependent Accessibility

Using Integrated Spatial Economic Models. Int. J. Environ. Res. Public Health 2022, 19, 8317. [CrossRef]
12. Ullah, I.; Liu, K.; Yamamoto, T.; Zahid Khattak, M.; Jamal, A. Prediction of electric vehicle charging duration time using ensemble

machine learning algorithm and Shapley additive explanations. Int. J. Energy Res. 2022, 46, 15211–15230. [CrossRef]
13. Fahad, S.; Wang, J. Climate change, vulnerability, and its impacts in rural Pakistan: A review. Environ. Sci. Pollut. Res. 2020, 27,

1334–1338. [CrossRef] [PubMed]
14. Ullah, S.; Ullah, N.; Rajper, S.A.; Ahmad, I.; Li, Z. Air pollution and associated self-reported effects on the exposed students at

Malakand division, Pakistan. Env. Monit. Assess 2021, 193, 708. [CrossRef] [PubMed]
15. Bilal, M.; Mhawish, A.; Nichol, J.E.; Qiu, Z.; Nazeer, M.; Ali, M.A.; de Leeuw, G.; Levy, R.C.; Wang, Y.; Chen, Y.; et al. Air pollution

scenario over Pakistan: Characterization and ranking of extremely polluted cities using long-term concentrations of aerosols and
trace gases. Remote Sens. Environ. 2021, 264, 112617. [CrossRef]

16. Safdar, M.; Jamal, A.; Al-Ahmadi, H.M.; Rahman, M.T.; Almoshaogeh, M. Analysis of the Influential Factors towards Adoption of
Car-Sharing: A Case Study of a Megacity in a Developing Country. Sustainability 2022, 14, 2778. [CrossRef]

17. Anjum, M.S.; Ali, S.M.; Imad-ud-din, M.; Subhani, M.A.; Anwar, M.N.; Nizami, A.-S.; Ashraf, U.; Khokhar, M.F. An Emerged
Challenge of Air Pollution and Ever-Increasing Particulate Matter in Pakistan; A Critical Review. J. Hazard. Mater. 2021, 402,
123943. [CrossRef]

18. Severe Heatwave’ Set to Grip Entire Sindh Including Karachi. Available online: https://www.dawn.com/news/1688617
(accessed on 11 May 2022).

19. Clark, X.; Dollar, D.; Micco, A. Port efficiency, maritime transport costs, and bilateral trade. J. Dev. Econ. 2004, 75, 417–450.
[CrossRef]

20. Deniz, C.; Kilic, A.; Cıvkaroglu, G. Estimation of shipping emissions in Candarli Gulf, Turkey. Environ. Monit. Assess. 2010, 171,
219–228. [CrossRef]

21. Tai, H.-H.; Chang, Y.-H. Reducing pollutant emissions from vessel maneuvering in port areas. Marit. Econ. Logist. 2022, 24,
651–671. [CrossRef]

22. Shahid, M.; Ullah, K.; Imran, K.; Masroor, N.; Sajid, M.B. Economic and environmental analysis of green transport penetration in
Pakistan. Energy Policy 2022, 166, 113040. [CrossRef]

23. Ullah, A.; Sam, A.S.; Sathyan, A.R.; Mahmood, N.; Zeb, A.; Kächele, H. Role of local communities in forest landscape restoration:
Key lessons from the Billion Trees Afforestation Project, Pakistan. Sci. Total Environ. 2021, 772, 145613. [CrossRef] [PubMed]

http://doi.org/10.3390/ijerph18115567
http://www.ncbi.nlm.nih.gov/pubmed/34071052
http://doi.org/10.1007/s11356-021-18062-5
http://doi.org/10.1080/15435075.2021.1881902
https://www.iea.org/topics/transport
https://www.iea.org/topics/transport
http://doi.org/10.1016/j.envpol.2017.08.112
http://www.ncbi.nlm.nih.gov/pubmed/28917818
http://doi.org/10.1016/j.asoc.2021.107220
http://doi.org/10.1016/j.oceaneng.2020.107576
http://doi.org/10.1155/2021/5568777
http://doi.org/10.1155/2021/5141798
http://doi.org/10.3389/fenvs.2022.889453
http://doi.org/10.3390/ijerph19148317
http://doi.org/10.1002/er.8219
http://doi.org/10.1007/s11356-019-06878-1
http://www.ncbi.nlm.nih.gov/pubmed/31802341
http://doi.org/10.1007/s10661-021-09484-2
http://www.ncbi.nlm.nih.gov/pubmed/34623541
http://doi.org/10.1016/j.rse.2021.112617
http://doi.org/10.3390/su14052778
http://doi.org/10.1016/j.jhazmat.2020.123943
https://www.dawn.com/news/1688617
http://doi.org/10.1016/j.jdeveco.2004.06.005
http://doi.org/10.1007/s10661-009-1273-2
http://doi.org/10.1057/s41278-022-00218-w
http://doi.org/10.1016/j.enpol.2022.113040
http://doi.org/10.1016/j.scitotenv.2021.145613
http://www.ncbi.nlm.nih.gov/pubmed/33770861


Int. J. Environ. Res. Public Health 2022, 19, 11868 17 of 18

24. Coello, J.; Williams, I.; Hudson, D.A.; Kemp, S. An AIS-based approach to calculate atmospheric emissions from the UK fishing
fleet. Atmos. Environ. 2015, 114, 1–7. [CrossRef]

25. McArthur, D.P.; Osland, L. Ships in a city harbour: An economic valuation of atmospheric emissions. Transp. Res. Part D Transp.
Environ. 2013, 21, 47–52. [CrossRef]

26. Papaefthimiou, S.; Maragkogianni, A.; Andriosopoulos, K. Evaluation of cruise ships emissions in the Mediterranean basin: The
case of Greek ports. Int. J. Sustain. Transp. 2016, 10, 985–994. [CrossRef]

27. Goldsworthy, L.; Goldsworthy, B. Modelling of ship engine exhaust emissions in ports and extensive coastal waters based on
terrestrial AIS data—An Australian case study. Environ. Model. Softw. 2015, 63, 45–60. [CrossRef]

28. Lonati, G.; Cernuschi, S.; Sidi, S. Air quality impact assessment of at-berth ship emissions: Case-study for the project of a new
freight port. Sci. Total Environ. 2010, 409, 192–200. [CrossRef]

29. Song, S. Ship emissions inventory, social cost and eco-efficiency in Shanghai Yangshan port. Atmos. Environ. 2014, 82, 288–297.
[CrossRef]

30. Song, S.-K.; Shon, Z.-H. Current and future emission estimates of exhaust gases and particles from shipping at the largest port in
Korea. Environ. Sci. Pollut. Res. 2014, 21, 6612–6622. [CrossRef]

31. Fan, Q.; Zhang, Y.; Ma, W.; Ma, H.; Feng, J.; Yu, Q.; Yang, X.; Ng, S.K.W.; Fu, Q.; Chen, L. Spatial and Seasonal Dynamics of Ship
Emissions over the Yangtze River Delta and East China Sea and Their Potential Environmental Influence. Environ. Sci. Technol.
2016, 50, 1322–1329. [CrossRef]

32. Ng, S.K.W.; Loh, C.; Lin, C.; Booth, V.; Chan, J.W.M.; Yip, A.C.K.; Li, Y.; Lau, A.K.H. Policy change driven by an AIS-assisted
marine emission inventory in Hong Kong and the Pearl River Delta. Atmos. Environ. 2013, 76, 102–112. [CrossRef]

33. Wan, Z.; Ji, S.; Liu, Y.; Zhang, Q.; Chen, J.; Wang, Q. Shipping emission inventories in China’s Bohai Bay, Yangtze River Delta, and
Pearl River Delta in 2018. Mar. Pollut. Bull. 2020, 151, 110882. [CrossRef] [PubMed]

34. Saraçoğlu, H.; Deniz, C.; Kılıç, A. An Investigation on the Effects of Ship Sourced Emissions in Izmir Port, Turkey. Sci. World J.
2013, 2013, 218324. [CrossRef] [PubMed]

35. Yau, P.S.; Lee, S.C.; Corbett, J.J.; Wang, C.; Cheng, Y.; Ho, K.F. Estimation of exhaust emission from ocean-going vessels in Hong
Kong. Sci. Total Environ. 2012, 431, 299–306. [CrossRef] [PubMed]

36. Kuzu, S.L.; Bilgili, L.; Kiliç, A. Estimation and dispersion analysis of shipping emissions in Bandirma Port, Turkey. Environ. Dev.
Sustain. 2021, 23, 10288–10308. [CrossRef]

37. Ghauri, B.; Lodhi, A.; Mansha, M. Development of baseline (air quality) data in Pakistan. Environ. Monit. Assess. 2007, 127,
237–252. [CrossRef]

38. Lodhi, A.; Ghauri, B.M.; Khan, M.; Rahmana, S.; Shafique, S. Particulate Matter (PM2.5) Concentration and Source Apportionment
in Lahore. J. Braz. Chem. Soc. 2009, 20, 1811–1820. [CrossRef]

39. Colbeck, I.; Nasir, Z.; Ali, Z. Characteristics of indoor/outdoor particulate pollution in urban and rural residential environment
of Pakistan. Indoor Air 2009, 20, 40–51. [CrossRef]

40. Sughis, M.; Nawrot, T.S.; Ihsan-ul-Haque, S.; Amjad, A.; Nemery, B. Blood pressure and particulate air pollution in schoolchildren
of Lahore, Pakistan. BMC Public Health 2012, 12, 378. [CrossRef]

41. Khokhar, M.F.; Mehdi, H.; Abbas, Z.; Javed, Z. Temporal Assessment of NO2 Pollution Levels in Urban Centers of Pakistan by
Employing Ground-Based and Satellite Observations. Aerosol Air Qual. Res. 2016, 16, 1854–1867. [CrossRef]

42. Niaz, E.D.Y.; Zhou, J.; Awan, A.; Dong, B. Comparitive study of particulate matter (PM10 and PM2.5) in Dalian-China and
Faisalabad-Pakistan. Pak. J. Agric. Sci. 2016, 53, 97–106. [CrossRef]

43. Hassan, A.; Ilyas, S.Z.; Jalil, A.; Ullah, Z. Monetization of the environmental damage caused by fossil fuels. Environ. Sci. Pollut.
Res. 2021, 28, 21204–21211. [CrossRef] [PubMed]

44. Jalees, M.I.; Asim, Z. Statistical modeling of atmospheric trace metals in Lahore, Pakistan for correlation and source identification.
Environ. Earth Sci. 2016, 75, 842. [CrossRef]

45. Radford, A.; Geddes, J.A.; Gallagher, K.; Larson, B.A. Open-source methods for estimating health risks of fine particulate matter
from coal-fired power plants: A demonstration from Karachi, Pakistan. Environ. Impact Assess. Rev. 2021, 91, 106638. [CrossRef]

46. Tzannatos, E. Ship emissions and their externalities for the port of Piraeus—Greece. Atmos. Environ. 2010, 44, 400–407. [CrossRef]
47. Ho, Q.B.; Vu, H.N.K.; Nguyen, T.T.; Nguyen, T.T.H.; Nguyen, T.T.T. A combination of bottom-up and top-down approaches for

calculating of air emission for developing countries: A case of Ho Chi Minh City, Vietnam. Air Qual. Atmos. Health 2019, 12,
1059–1072. [CrossRef]

48. Kiliç, A.; Deniz, C. Inventory of shipping emissions in Izmit Gulf, Turkey. Environ. Prog. Sustain. Energy 2010, 29, 221–232.
[CrossRef]

49. Zhao, T.; Chen, M.; Lee, H. A Study on the Framework for Estimating Ship Air Pollutant Emissions- Focusing on Ports of South
Korea. Atmosphere 2022, 13, 1141. [CrossRef]

50. Port Qasim Authority. Available online: https://www.pqa.gov.pk/en/about-us/introduction (accessed on 5 March 2022).
51. Port Qasim. Available online: https://en.wikipedia.org/wiki/Port_Qasim (accessed on 5 March 2022).
52. Ministry of Maritime Affairs Government of Pakistan. Available online: https://www.moma.gov.pk/ (accessed on 5 March

2022).
53. Bhatti, B.A. Ports and Their Importance for Pakistan—Maritime Study Forum. 2020. Available online: https://www.

maritimestudyforum.org/prospects-of-maritime-economy-for-pakistan/ (accessed on 5 March 2022).

http://doi.org/10.1016/j.atmosenv.2015.05.011
http://doi.org/10.1016/j.trd.2013.02.004
http://doi.org/10.1080/15568318.2016.1185484
http://doi.org/10.1016/j.envsoft.2014.09.009
http://doi.org/10.1016/j.scitotenv.2010.08.029
http://doi.org/10.1016/j.atmosenv.2013.10.006
http://doi.org/10.1007/s11356-014-2569-5
http://doi.org/10.1021/acs.est.5b03965
http://doi.org/10.1016/j.atmosenv.2012.07.070
http://doi.org/10.1016/j.marpolbul.2019.110882
http://www.ncbi.nlm.nih.gov/pubmed/32056656
http://doi.org/10.1155/2013/218324
http://www.ncbi.nlm.nih.gov/pubmed/24198720
http://doi.org/10.1016/j.scitotenv.2012.03.092
http://www.ncbi.nlm.nih.gov/pubmed/22698572
http://doi.org/10.1007/s10668-020-01057-6
http://doi.org/10.1007/s10661-006-9276-8
http://doi.org/10.1590/S0103-50532009001000007
http://doi.org/10.1111/j.1600-0668.2009.00624.x
http://doi.org/10.1186/1471-2458-12-378
http://doi.org/10.4209/aaqr.2015.08.0518
http://doi.org/10.21162/PAKJAS/16.3623
http://doi.org/10.1007/s11356-020-12205-w
http://www.ncbi.nlm.nih.gov/pubmed/33403638
http://doi.org/10.1007/s12665-016-5604-7
http://doi.org/10.1016/j.eiar.2021.106638
http://doi.org/10.1016/j.atmosenv.2009.10.024
http://doi.org/10.1007/s11869-019-00722-8
http://doi.org/10.1002/ep.10365
http://doi.org/10.3390/atmos13071141
https://www.pqa.gov.pk/en/about-us/introduction
https://en.wikipedia.org/wiki/Port_Qasim
https://www.moma.gov.pk/
https://www.maritimestudyforum.org/prospects-of-maritime-economy-for-pakistan/
https://www.maritimestudyforum.org/prospects-of-maritime-economy-for-pakistan/


Int. J. Environ. Res. Public Health 2022, 19, 11868 18 of 18

54. Equasis, Electronic Shipping Information System. Available online: https://www.equasis.org/EquasisWeb/public/HomePage
(accessed on 20 March 2020).

55. EMEP/EEA Air Pollutant Emission Inventory Guidebook 2016. Available online: https://www.eea.europa.eu/publications/
emep-eea-guidebook-2016 (accessed on 10 March 2020).

56. Entec, U.K.L. Quantification of emissions from ships associated with ship movements between ports in the European Community.
In European Commission, Final Report; European Commission: Brussels, Belgium, 2002.

57. Cooper, D.; Gustafsson, T. Methodology for Calculating Emissions from Ships: Update on Emission Factors; Prepared by IVL Swedish
Environmental Research Institute; Swedish Environmental Protection Agency: Norrköping, Sweden, 2004.

58. Epa, I.C.F. Current Methodologies in Preparing Mobile Source Port-Related Emission Inventories; US Environmental Protection Agency
(USEPA): Washington, DC, USA, 2009.

59. Whall, C.; Scarbrough, T.; Stavrakaki, A.; Green, C.; Squire, J.; Noden, R. UK Ship Emissions Inventory; Final Report; Entec: London,
UK, 2010.

60. Trozzi, C. Emission Estimate Methodology for Maritime Navigation; Techne Consulting: Rome, Italy, 2010.
61. Toz, A.C.; Buber, M.; Koseoglu, B.; Sakar, C. An estimation of shipping emissions to analysing air pollution density in the Izmir

Bay. Air Qual. Atmos. Health 2021, 14, 69–81. [CrossRef]
62. Nguyen, P.-N.; Woo, S.-H.; Kim, H. Ship emissions in hotelling phase and loading/unloading in Southeast Asia ports. Transp. Res.

Part D Transp. Environ. 2022, 105, 103223. [CrossRef]
63. López-Aparicio, S.; Tønnesen, D.; Thanh, T.N.; Neilson, H. Shipping emissions in a Nordic port: Assessment of mitigation

strategies. Transp. Res. Part D Transp. Environ. 2017, 53, 205–216. [CrossRef]
64. Berechman, J.; Tseng, P.-H. Estimating the environmental costs of port related emissions: The case of Kaohsiung. Transp. Res. Part

D Transp. Environ. 2012, 17, 35–38. [CrossRef]
65. Muller, N.Z.; Mendelsohn, R. Measuring the damages of air pollution in the United States. J. Environ. Econ. Manag. 2007, 54, 1–14.

[CrossRef]
66. Tovar, B.; Tichavska, M. Environmental cost and eco-efficiency from vessel emissions under diverse SOx regulatory frameworks:

A special focus on passenger port hubs. Transp. Res. Part D Transp. Environ. 2019, 69, 1–12. [CrossRef]
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